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MARTINGALE PROPERTY OF EMPIRICAL PROCESSES

SERGIO ALBEVERIO, YENENG SUN, AND JIANG-LUN WU

ABSTRACT. It is shown that for a large collection of independent martingales,
the martingale property is preserved on the empirical processes. Under the as-
sumptions of independence and identical finite-dimensional distributions, it is
proved that a large collection of stochastic processes are martingales essentially
if and only if the empirical processes are also martingales. These two results
have implications on the testability of the martingale property in scientific
modeling. Extensions to submartingales and supermartingales are given.

1. INTRODUCTION

A martingale is a fundamental concept in probability theory. The theory of
martingales has important applications not only in many areas in mathematics,
such as in harmonic analysis, potential theory and partial differential equations ([3],
[6], [7] and [10]), but also in finance and other fields. For example, the so-called
martingale measures play a key role in the pricing of various financial instruments
([11] and [14])).

This paper considers a process consisting of a large collection of independent
martingales. We study martingale property of the empirical process for a given
random realization, where the empirical process is a stochastic process whose sample
space is the space indexing the collection of independent martingales. Since the
empirical process is observable after a random realization, its properties will have
implications on the testability of assumptions on the underlying stochastic processes
in scientific modeling.

However, there is a technical mathematical problem with a large collection of in-
dependent martingales indexed by a non-atomic probability measure space. Propo-
sition 1.1 of [25] shows that independence and joint measurability with respect to
the usual measure-theoretic product are never compatible with each other except
for some trivial cases. Earlier observations of such a measurability problem can be
traced back to the work of Doob in [8] and [9, p. 67]. This means that a richer prod-
uct measure-theoretic framework that extends the usual measure-theoretic product
is needed for the study of processes with independent random variables or inde-
pendent stochastic processes. As demonstrated in [24] and [25], the Loeb product
probability spaces ([19] and [21]) do provide such a rich framework for working
with processes with independent random variables. Here we show that the Loeb
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518 SERGIO ALBEVERIO, YENENG SUN, AND JIANG-LUN WU

product framework also works well for processes consisting of a large collection of
independent martingales.

Theorem 3.2 below shows that for a continuum of (discrete or continuous time)
martingales that are essentially independent of each other, the empirical processes
are essentially martingales. In addition, for a continuum of stochastic processes
that are essentially independent of each other and have essentially the same finite-
dimensional distributions, Theorem 3.4 shows that the stochastic processes are
essentially martingales if and only if the empirical processes are also essentially
martingales. These two results have implications on the testability of the martingale
property in scientific modeling. Propositions 5.1 and 5.2 extend these results to the
case of submartingales and supermartingales.

The rest of the paper is organized as follows. Section 2 introduces some basic
notations and definitions as well as a statement of Keisler’s Fubini theorem ([16]).
The statement of the main results are given in Section 3, and their proofs in Section
4. Some simple extensions to submartingales and supermartingales are presented
in Section 5. The Appendix includes the precise statements of the exact law of
large numbers and a duality result in [24], which play a crucial role in the proofs
of the main results in Section 4.

Before moving to the next section, we provide two remarks. First, in order
to express the martingale property of empirical processes in general, one cannot
consider a countable collection of stochastic processes. Second, a meta-theorem in
mathematical logic (such as the transfer principle in [21]) guarantees that exact
properties on Loeb spaces correspond to approximate properties on a sequence
of finite probability spaces. In particular, by applying the routine (but tedious)
procedure of lifting, pushing-down and transfer as in Section 9 of [24], one can claim
martingale property in some approximate sense for a large but finite collection of
independent martingales.

2. PRELIMINARIES

As noted in the Introduction, the Loeb product probability spaces provide a
suitable framework for the study of processes with independent random variables.
We shall use this framework to study a large collection of stochastic processes as in
Section 8 in [24]. The reader is referred to [1] and [21] for details on Loeb spaces.
However, one can read this paper simply by assuming that the Loeb product space
is a rich extension of the usual product retaining the Fubini-type property. We
also note that Loeb space techniques have been applied fruitfully to mathematical
physics (Chapters 5-7 in [1]), probability theory (for example, [2], [17], [22] and
[23]), and other fields.

Let (I,Z,X) and (2, F, P) be two atomless Loeb probability spaces. Their usual
measure-theoretic product is denoted by (I x Q,Z ® F, A ® P). The completion of
this usual product is also denoted by the same notation. What makes the Loeb
spaces crucial in our context is that they have another kind of product, called the
Loeb product, denoted by (I x Q,Z K F, AKX P). Note that the Loeb product is
indeed uniquely determined by its factor Loeb spaces as shown in [18]. As noted
in [2], the Loeb product extends the usual product.

Since (I,Z,\) and (2, F, P) are assumed to be atomless, Theorem 6.2 in [24]
shows that the Loeb product space (I x ,Z XK F,AX P) is very rich in the sense
that it can be endowed with independent processes that are not measurable with
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MARTINGALE PROPERTY OF EMPIRICAL PROCESSES 519

respect to the usual product o-algebra Z ® F but have almost independent random
variables with any variety of distributions. Thus, (I x Q,Z X F, AX P) is always
a proper extension of (I x Q,7 ® F,\ ® P) (see Proposition 6.6 of [24]). Many
examples of Loeb product measurable sets that are not measurable in Z ® F can
be found in [4].

The following Fubini-type property of the Loeb product space is crucial (see [16],
[20] and [21]).

Proposition 2.1 (Keisler’s Fubini theorem). Let f be a real-valued integrable func-
tion on (I x QTR F XK P). Then (1) for A-almost all i € I, f(i,-) is an inte-
grable function on (Q, F, P); (2) the function [, f(i,w)dP(w) on I is integrable on
(1,Z,)); and (3)

/ / Fl,w)dPW)AAG) = | (i, w)dA R P(i,w).
I1JQ IxQ

Similar properties hold for the functions f(-,w) on I and the function [, f(i,w)dA()
on (.

Let T be a set of time parameters, which is assumed to be the set of Z, of
positive integers or an interval (starting from 0) in the set R, of non-negative real
numbers. Let B(T') be the power set of T" when T is the countable set Z,, and the
Borel g-algebra on T when T is an interval. Let X be a real-valued measurable
function on the mixed product measurable space ((I x Q) x T, (ZX F) ® B(T)).
A Fubini-type result can also be obtained for real-valued functions on the mixed
product (I x Q) x T, (ZXF)® B(T)) ([23], p- 164). Throughout the paper, we
assume that for each t € T, X(-,-,t) is integrable on the Loeb product space
(I xQIRF,AKP), ie., [, q|X(wt)]d\K P(i,w) < co.

For any i € I,let X°(-,-) := X (i, ) be the corresponding function on Q x T, and
for any w € Q, let X“(-,-) := X (-,w, -) be the corresponding function on I x T'. The
Fubini-type property for the mixed product space implies that X? is a measurable
process on (2 x T, F@B(T)) for A-almost all i € I, and X is a measurable process
on (I xT,7®B(T)) for P-almost all w € Q. Thus, X can be viewed as a family of
stochastic processes, X,i € I, with a sample space (2, F, P) and a time parameter
space T'. For w € Q, X¥ is called an empirical process with the index space (I,Z, \)
as the sample space.

Note that we can take I to be a hyperfinite set in an ultrapower construction on
the set of natural numbers ([1] and [21]), where I is simply an equivalence class of
a sequence of finite sets. The cardinality of the set I in the usual sense is indeed
the cardinality of the continuum. This means that X?,i € I, is indeed a continuum
collection of stochastic processes.

For i € I, let {F}}1eT be a filtration on (2, F, P). That is, it is a non-decreasing
family of sub-o-algebras of F, and each of them contains all the P-null sets in F.
The stochastic process X is said to be {F} }ier-adapted if the random variable
X} := X(i,-,t) is Fj-measurable for all t € T. The X°® is said to be an {F} };er-
martingale if it is {F} };er-adapted and

E (X[|F) = X!, steT,s<t.

For more details on martingales, the reader is referred to [7] and [9].
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Let {F{},cr be the natural filtration generated by the stochastic process X as
follows: B
ti=0({Xl:seT,s<t})), teT,
where o({X (i,-,8) : s € T, s < t}) is the smallest o-algebra containing all the P-
null sets and with respect to F in which the random variables {X{ : s € T, s < t}
are measurable.
Now, for w € Q, let {G¥}1er be the natural filtration generated by the empirical
process XY, i.e.,
G =c({XY:s€T,s<t}), teT,
where X¢ = X(,w,s). It is obvious that the empirical process X% is {G¢}-
adapted.
Note that X can be viewed as a stochastic process itself with the time parameter
space T and the sample space (I x Q,ZXF, \X P). It thus also generates a natural
filtration on the Loeb product space, which is denoted by

Hi=0({Xs:s€T,s<t}), teT,

where X, := X(-,-,8). Of course, {X;}ier is {H; }rer-adapted.

It is clear that martingales with respect to the above three natural filtrations can
be defined as in the case of {F} };cr. In the next section, we present two theorems
on the martingale property of the empirical processes X*.

3. THE MAIN RESULTS

Before stating the first main result, we need the following definition on the
independence of stochastic processes.

Definition 3.1. (1) Two real-valued stochastic processes ¢ and ¢ on the same
sample space with time parameter space T are said to be independent, if, for any
positive integers m,n, and for any ¢},--- ,tL in T and ¢2,--- ,¢2 in T, the random
vectors (¢, -+, ) and (g2, , 12 ) are iqdependent.

(2) We say that the stochastic processes {X*,i € I} are essentially independent
if, for A X A-almost all (i1,i2) € I x I, the stochastic processes X and X% are
independent.

Note that the essential independence of the stochastic processes {X% i € I}
as defined above only uses pairwise independence. Though pairwise independence
and mutual independence are quite different for a countable collection of random
variables (the first being, in general, weaker than the second, [13], p. 126), they
are essentially equivalent for a continuum collection of random variables/stochastic
processes (see Theorem 3 and Remark 4.16 in [25]). We also note that if, for
all (i1,i2) € I x I with i; # i3, X and X* are independent, then the non-
atomic property of X implies that the stochastic processes { X, i € I'} are essentially
independent.

We are now ready to state the first main result of this paper. It says that for a
large collection of essentially independent martingales, the martingale property is
essentially preserved on the empirical processes.

Theorem 3.2. Assume that the stochastic processes {X',i € I} are essentially
independent. If, for A-almost all i € I, the stochastic process X' is an {F}}rer-
martingale on (2, F, P), then, for P-almost all w € §2, the empirical process X¥ is
a {G¢ Yrer-martingale on (I,Z,)\).
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To state the next theorem, we need the following definition.

Definition 3.3. (1) Two real-valued stochastic processes ¢ and ¢ on some (pos-
sibly different) sample spaces with time parameter space T' are said to have the
same finite-dimensional distributions if, for any ¢1,--- ,t, € T, the random vectors
(pty5++ yo1,) and (g, - -+ , 1, ) have the same distribution.

(2) We say that the stochastic processes {X*,i € I'} have essentially the same
finite-dimensional distributions if there is a real-valued stochastic process Y with
time parameter space T such that for A-almost all ¢ € I, the stochastic processes
X% and Y have the same finite-dimensional distributions.

Under the assumptions of essential independence and essentially identical finite-
dimensional distributions, the next main result of this paper shows that a large
collection of stochastic processes are essentially martingales with respect to the
natural filtration if and only if the empirical processes are also essentially martin-
gales.

Theorem 3.4. Assume that the stochastic processes {X' i € I} are essentially
independent and have essentially the same finite-dimensional distributions. Then,
the following are equivalent:

(1) For A-almost all i € I, the stochastic process X* is an {F}}rer-martingale
on (Q,F,P).

(2) For P-almost all w € Q, the empirical process X* is a {G{ }+er-martingale
on (I,Z,\).

4. PROOF OF THE MAIN RESULTS

This section is divided into three subsections. The first subsection provides a
proof of Theorem 3.2 in the case of discrete time, while the second subsection
considers the case of continuous time. The proof of Theorem 3.4 is given in the last
subsection.

4.1. Proof of Theorem 3.2 with discrete time.
Proposition 4.1. Theorem 3.2 holds for T = 7Z.

Proof. As in the proof of Theorem 5.8 in [24], we define an R*-valued process g
on I x Q by letting g(i,w) = {X({,w,n)}>2 ;. Then it is clear that the essential
independence of the real-valued discrete parameter stochastic processes {X% i €
I} is equivalent to the essential independence of the R*-valued random variables
{gi,i € I}. Note that R*® can be given a complete metric compatible with the
product topology.

By the exact law of large numbers in [24] (which is included in this paper as
Proposition 6.1 in the appendix), there exists a set A € F with P(A) = 1 such that
for any w € A, the distribution p, on R*> induced by the sample function g, on I
is equal to the distribution p on R* induced by g viewed as a random variable on
I x Q.

Now let k,m be any positive integers with k¥ < m, and let h be any bounded
Borel function from R* to R. Define a Borel function H from R* to R by setting
H({xn}22,) = h(x1,...,2k) - (m — xx). Then, it is clear that

Hg)(iw) = b (X (i, 1), X (i, k) [X (i, 0, m) — X (5,0, k)]
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Since h is a bounded Borel function, H(g) is thus integrable on (I x Q,ZXF AKX P).
It is obvious that

H(go)(i) = h(XT (i), ..., X7 (4)) [X5,(4) — X5 ()]
For any w € A, we thus obtain
H(g)(i,0)dNR P(i,w) = | Hdu— | Hdp, = / H(go)dA(i).
IxQ Roo Roo I

This means that
/1 B(XE(0), -, X5 (0)) [X2(5) — X7 ()] dA
(1) . / B (X1(3,0), - X (i, 0)) [Xon (i, 0) — Xp(i, )] AR P.
IxQ

Next, since X? is an {F}};ep-martingale for A-almost all i € I, we have, for
A-almost all i € I, Ep ([X!, — X}]|F}) = 0 for all positive integers k < m. Since
Xi... ,X,i are all ]—',i-measurable, we have, for A-almost all i € I,

2) Ep (h (Xi(w),..., Xi(w) [X}, - Xi] |F) =o.

Thus, for A-almost all ¢ € I,
(3) /Qh (Xi(w),..., Xi(w)) [X: — Xi] dP(w) = 0.

By taking the integration on I on both sides and by using Keisler’s Fubini Theorem
(which is included in this paper as Proposition 2.1), we obtain

(4) / B (X1(3,0), s X3, 0)) [Xom (i, ) — Xi (i, )] dNE P = 0.
IxQ
By (1), we know that, for any w € A,

) J R Xe ) ) — Xe @] dr =0
holds for any positive integers with £ < m, and for any bounded Borel function h
from R* to R. Since (X¥,..., X{) generates G¥ (with the addition of the A-null
sets in 7), the arbitrary choice of h implies

(6) Ex (X5, = X¢1165) = 0.

Hence, we know that the empirical process X¢ is a {G{ }1er-martingale on (I,Z, \)
for P-almost all w € Q. O

4.2. Proof of Theorem 3.2 with continuous time. For the case where T is an
interval (starting from 0) in R, we remark that even if T = R,, the martingale
property we want to check only depends upon the closed time interval [0,¢] for
t € R;y. Thus, without loss of generality, we assume that T = [0,1]. Before
proceeding further, let us present some auxiliary results.

The following lemma is a version of Hoover and Keisler’s lemma (see [15], p. 172,
and [17], which is also stated as Lemma 8.1 in [24]) in a way convenient for our
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present situation. It suffices to take A = I x 0, the separable metric space to be R,
and to denote the composition ¢ o ¢ by ¢ in the statement of Lemma 8.1 of [24].

Lemma 4.2. There is a sequence {t,}>2; in [0,1] and a Borel function ¢ : R> x
[0,1] — R, such that for any t € [0,1]

X (i) = $UX (50, t) 21, 1)
holds for AR P-almost all (i,w) € I x Q.
Now we have the following.
Proposition 4.3. Theorem 3.2 is true for T = [0,1].

Proof. We follow the same idea as in the proof of Proposition 4.1.
Define an R*°-valued process Y on I x §2 by setting

Y(iv w) = {X(Z’ W, tn)}rozozl'

Thus, Lemma 4.2 says that for any t € [0,1], X (4,w,t) = ¥(Y (¢,w),t) holds for
AKX P-almost all (i,w) € T x .

First, the almost independence of the real-valued stochastic processes {X*,i € I}
implies the almost independence of the R*-valued random variables {Y;,i € I}.
By the exact law of large numbers in [24] (see Proposition 6.1 in the Appendix),
there exists a set B € F with P(B) = 1 such that for any w € B, the distribution
v, on R* induced by the sample function Y,, on I is equal to the distribution v on
R induced by Y viewed as a random variable on I x (.

Now let s,¢ be any numbers in [0, 1] with s < ¢, {r,}5°_, any sequence in the
interval [0, s], and let f be any bounded Borel function from R* to R. Define a
Borel function F' from R* to R by setting

Fle) = f ({9, rm) bz (2, 1) — 9(, 5)]
for each x = {zx}32, € R*. Then, it is clear that
FY)(w) = [P W) rm) ) Y (0 w), 1) = (Y (i,0), )]
= f ({XTm (ivw)}fnozl) [Xt(ivw) - XS(LW)} :

Since f is a bounded Borel function, F(Y") is thus integrable on (I xQ, ZXF, AX P).
It is obvious that

F(Yo) (i) = f ({X5, ()= X2 (1) — X7(3)].
For any w € B, we thus obtain
/ FOY)(,0)dAR Pli,w) = | Fdv= | Fdv, - / FY.)AA().
IxQ Roo Roo I

This means that
/1 X2 ()12 [XE(0) — X2 (5)] dA

(7) = [ P )} m0) (Xl ) = Koo w)] dA P
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Next, since X' is an {F]};er-martingale for A-almost all i € I, we have, for
A-almost all i € I, Ep ([X]{ — X!]|Fi) = 0 for all s,t € [0,1] with s < t. For
A-almost all i € I, the Fi-measurability of f ({X} (-)}55_;) implies

(8) Ep (f ({X;, (=) [Xi () = Xi0)] 175) = 0.
Thus, for A-almost all ¢ € I,

(9) /Q FUX (@)1 [Xiw) — Xi(w)] dP(w) = 0.

By taking the integration on I on both sides and by using Keisler’s Fubini Theorem
(Proposition 2.1), we obtain

(10) ARASE AU [X{ - X{JdAR P =0.

By (7), we know that, for any w € B,

(11) / £ (X2 (0)}550,) (X3 () — X2(3)] dA = 0

holds for any s,t € [0,1] with s < ¢, any sequence {ry,}oo_; in the interval [0, s],
and for any bounded Borel function f from R* to R. Since G¥ = oc({X(-,w,7) :
r <s,r €[0,1]}), it is easy to verify that

gy = U c({X(,w,rm) : 1 <m < oo}),

{rm}o=1€l0,s]>

which simply means that for any C' € G¥, there is {r,,}>°_; in [0, s]* such that
Ceo{X(,w,rm):1<m < oo}). This fact together with (11) implies that for
any s,t € [0,1] with s < ¢,

(12) Ex ([(X¥ = XJ1199) = 0.

Hence, we know that the empirical process X¢ is a {G¥ }ter-martingale on (I,Z,\)
for P-almost all w € Q. (]

4.3. Proof of Theorem 3.4. We are now ready to prove Theorem 3.4.

Proof. (1) = (2) is already covered by Theorem 3.2. We only need to show (2) =
(1). Assume that for P-almost all w € Q, the empirical process X% is a {Gy }rer-
martingale on (1,7, \). We need to show that for A-almost all ¢ € I, the stochastic
process X' is an {F} };er-martingale on (Q, F, P).

Since the stochastic processes {X* i € I} are essentially independent and have
essentially the same finite-dimensional distributions, the duality result in Theorem
8.12 of [24] (which is included in this paper as Proposition 6.2 in the Appendix)
implies that the empirical processes {X¥,w € Q} are also essentially independent.
Since the empirical process X¢ is also assumed to be a {Gy};er-martingale for
P-almost all w € €, we can use Theorem 3.2 to conclude that for A-almost all i € I,
the stochastic process X* is an {F}};cp-martingale on (Q, F, P) by exchanging the
notations of the two variables ¢ and w. O
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5. EXTENSIONS

It is easy to generalize Theorems 3.2 and 3.4 to the cases of submartingales and
supermartingales. One can simply prove the corresponding results for submartin-
gales and supermartingales by replacing the equalities in Equations 2 - 6 and 8 -
12 with suitable inequalities in the proofs of Propositions 4.1 and 4.3. The proof of
Theorem 3.4 also works for the new cases. Thus, we state the following two results
without proofs.

Proposition 5.1. Assume that the stochastic processes { X', i € I} are essentially
independent. If, for A-almost all i € I, the stochastic process X' is an {F}}ier-
submartingale (supermartingale) on (Q, F, P), then, for P-almost all w € Q), the
empirical process X is a {G¥ }rer-submartingale (supermartingale) on (I,Z,\).

Proposition 5.2. Assume that the stochastic processes {X*,i € I} are essentially
independent and have essentially the same finite-dimensional distributions. Then,
the following are equivalent:

(1) For A-almost alli € I, the stochastic process X is an {ff}teT—submartingale
(supermartingale) on (2, F, P).

(2) For P-almost allw € Q, the empirical process X¥ is a {G{ }rer-submartingale
(supermartingale) on (I,Z, ).

Based on the proof of Theorem 3.2 (especially, (2)-(4) and (8)-(10), the following
remark is obvious.

Remark 5.3. If the stochastic process X° is an {F}};er-martingale (submartin-
gale or supermartingale) on (€2, F, P) for A-almost all ¢ € I, then the stochastic
process {X;}ier is an {H; }rer-martingale (submartingale or supermartingale) on
(IxQ,ZRF,AKP). That is, the essential independence of the stochastic processes
{X?% i € I} is not required to claim the martingale (submartingale or supermartin-
gale) property for {X;};er with the natural filtration {H; }ier.

6. APPENDIX

For the convenience of the reader, we include in this Appendix the statements of
two results in [24], which are used crucially in the proofs of Theorems 3.2 and 3.4.

The following is an exact law of large numbers for a continuum of essentially
independent random variables, which can be found in Theorem 5.2 in [24] (also see
Proposition 3.1 in [25]).

Proposition 6.1. Let g be a process from the Loeb product space (I x €,
IR F, AR P) to a separable metric space S. If the random variables g; := f(i,-)
are essentially independent, i.e., for XX A-almost all (i1,i2) € I x I, g;; and g,
are independent, then, for P-almost all w € ), the distribution p, on S induced by
the sample functions g, := f(-,w) on I equals the distribution p on S induced by g
viewed as a random variable on I x €.

Let {X', i € I} be the family of stochastic processes as introduced in Section 2.
The next result shows a duality between the stochastic processes {X%, i € I'} and
the empirical processes {X“,w € Q}. The case of continuous time is Theorem 8.12
in [24], while the discrete time case follows trivially from Theorem 7.16, as noted
in Remark 5.9 in [24].
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Proposition 6.2. The stochastic processes {X*,i € I} are essentially independent
and have essentially the same finite-dimensional distributions if and only if so are

th

of
of

e empirical processes {X“,w € Q}.

ACKNOWLEDGMENTS

This work was initiated in June 2000 when Yeneng Sun visited the University
Bonn. Part of this work was done when Jiang-Lun Wu visited the Department
Mathematics, National University of Singapore in August-September 2001, and

the Institute for Mathematical Sciences (IMS), National University of Singapore

in

March-April 2003. Wu’s visits were supported by the IMS and the National

University of Singapore.

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

REFERENCES

. S. Albeverio, J. E. Fenstad, R. Hgegh-Krohn and T. Lindstrgm, Nonstandard methods
in stochastic analysis and mathematical physics. Academic Press, Orlando, Florida, 1986.
MRO0859372 (88£:03061)

. R. M. Anderson, A nonstandard representation of Brownian motion and Ité-integration. Israel
J. Math. 25 (1976), 15-46. MR0464380 (57:4311)

. R. F. Bass, Probabilistic techniques in analysis. Springer-Verlag, New York, 1995. MR1329542
(96€:60001)

. J. Berger, H. Osswald, Y. N. Sun and J.-L. Wu, On nonstandard product measure spaces.
Ilinois J. Math. 46 (2002), 319-330. MR1936091 (2004g:28021)

. Y. S. Chow and H. Teicher, Probability theory: independence, interchangeability and martin-
gales (3rd edition), Springer-Verlag, New York, 1997. MR1476912 (98¢:60003)

. K. L. Chung and Z. X. Zhao, From Brownian motion to Schréidinger’s equation. Springer-
Verlag, New York, 1995. MR1329992 (96f:60140)

. C. Dellacherie and P. A. Meyer, Probabilities and potential. North-Holland, Amsterdam, 1988.
MR0939365 (89b:60002)

. J. L. Doob, Stochastic processes depending on a continuous parameter. Trans. Amer. Math.
Soc. 42 (1937), 107-140. MR1501916

. J. L. Doob, Stochastic processes. Wiley, New York, 1953. MR0058896 (15:445b)

J. L. Doob, Classical potential theory and its probabilistic counterpart. Springer-Verlag, New

York, 1984. MR0731258 (85k:31001)

D. Duffie, Dynamic asset pricing theory (3rd edition), Princeton University Press, Princeton,

N.J., 2001.

R. Durret, Probability: theory and examples. Wadsworth, Belmont, California, 1991.

MR1068527 (91m:60002)

W. Feller, An introduction to probability theory and Its applications (3rd Edition), Wiley,

New York, 1968. MR0228020 (37:3604)

H. Follmer and A. Schied, Stochastic finance: an introduction in discrete time. Walter de

Gruyter, New York, 2002. MR1925197 (2004h:91051)

D. N. Hoover and H. J. Keisler, Adapted probability distributions. Trans. Amer. Math. Soc.

286 (1984), 159-201. MR0756035 (86m:60096)

H. J. Keisler, Hyperfinite model theory. Logic Colloquium 1976 (R. O. Gandy and J. M. E.

Hyland eds.), North-Holland, Amsterdam, 1977. MR0491155 (58:10421)

H. J. Keisler, Infinitesimals in probability theory. Nonstandard Analysis and its Applications

(N. Cutland ed.), Cambridge University Press, New York, 1988, pp. 106-139. MR0971065

H. J. Keisler and Y. N. Sun, A metric on probabilities, and products of Loeb spaces. J. London

Math. Soc. 69 (2004), 258—272. MR2025340 (2005a:60012)

P. A. Loeb, Conversion from standard to monstandard measure spaces and applications to

probability theory. Trans. Amer. Math. Soc. 211 (1975), 113-122. MR0390154 (52:10980)

P. A. Loeb, A nonstandard functional approach to Fubini’s theorem. Proc. Amer. Math. Soc.

93 (1985), 343-346. MR0O770550 (86f:28026)

P. A. Loeb and M. Wolff (eds.), Nonstandard analysis for the working mathematician. Kluwer

Academic Publishers, Amsterdam, 2000. MR1790871 (2001e:03006)

License or copyright restrictions may apply to redistribution; see http://www.ams.org/journal-terms-of-use



MARTINGALE PROPERTY OF EMPIRICAL PROCESSES 527

22. E. Perkins, A global intrinsic characterization of Brownian local time. Ann. Probab. 9 (1981),
800-817. MR0628874 (82k:60158)

23. K. D. Stroyan and J. M. Bayod, Foundations of infinitesimal stochastic analysis. North-
Holland, New York, 1986. MR0849100 (87m:60001)

24. Y. N. Sun, A theory of hyperfinite processes: the complete removal of individual uncertainty
via exact LLN. J. Math. Econom. 29 (1998), 419-503. MR1627287 (99j:28020)

25. Y. N. Sun, The almost equivalence of pairwise and mutual independence and the dual-
ity with exchangeability. Probab. Theory Related Fields 112 (1998), 425-456. MR1660898
(2000m:60002)

INSTITUT FUR ANGEWANDTE MATHEMATIK DER UNIVERSITAT BONN, WEGELERSTR. 6, D-53115
BONN, GERMANY
E-mail address: albeverio@uni-bonn.de

DEPARTMENT OF MATHEMATICS, NATIONAL UNIVERSITY OF SINGAPORE, 2 SCIENCE DRIVE 2,
SINGAPORE 117543, REPUBLIC OF SINGAPORE
E-mail address: matsuny@nus.edu.sg

DEPARTMENT OF MATHEMATICS, UNIVERSITY OF WALES SWANSEA, SINGLETON PARK, SWANSEA
SA2 8PP, UNITED KINGDOM
E-mail address: j.1l.wu@swansea.ac.uk

License or copyright restrictions may apply to redistribution; see http://www.ams.org/journal-terms-of-use



